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You step into a music store: how do you
choose which CD to buy? If you pick some-
thing by your favourite composer, Schubert
say, you know you will enjoy it. But you might
want to expand your repertoire by trying a 
less familiar piece, for example Mahler’s sym-
phony No. 10. You might not like it; on the
other hand, you might discover a new
favourite. So how do you decide between
sticking with what you know and like, and
trying something more adventurous that
might prove even more rewarding? On page
876 of this issue, Daw et al.1 provide valuable
insight into how people balance the two basic
impulses of exploiting what they know and
exploring new options. 

Standard economic theories tend to assume
that people always make the decision that gives
them the greatest reward — in terms of its sub-
jective value or utility to the person. In reality,
however, people often do not know which
option will produce the best outcome, as even
familiar environments change continually, so
decision-making strategies must be adjusted
through experience2. In reinforcement-learn-
ing theories3, estimates of future rewards
expected from alternative actions are referred
to as their value functions, and these must be
updated appropriately to reflect the actual
rewards. Choosing the action with the maxi-
mum value function is referred to as exploita-
tion. Because value functions are only
estimates of future rewards, however, it is often
desirable to try out actions that might seem to
have suboptimal value functions, and this is
known as exploration.

To see how people deal with making deci-
sions in changing circumstances, Daw et al.1

asked their subjects to play a computer game
where they could choose among four slot
machines. Each machine was assigned a dif-
ferent payout level, and each time the subject
played, the payout they received from their
chosen machine was determined randomly on
the basis of the mean and the standard devia-
tion of the assigned payout. In addition, the
mean payout of each slot machine drifted ran-
domly over time, preventing the subjects from
ever knowing accurately which slot machine
would reward them the most. 

Daw et al. considered the ways in which
people might resolve the exploration–
exploitation dilemma. One possibility, known
as the ε-greedy rule, is to select the action with
the maximum value function most of the time,
but to choose randomly among the remaining

options with a small probability (ε). Alterna-
tively, people might explore more frequently 
if the differences among value functions of 
the various options are relatively small. This
behaviour is described by the ‘softmax’ rule,
which states that the probability of choosing a
particular action is given by the Boltzmann
distribution of the value functions (analogous
to the Boltzmann distribution in physics that
describes the behaviour of particles according
to their energies).

To illustrate the difference between these
two rules, let us consider the choice of 
Schubert versus Mahler, and imagine that the

value function is higher for Schubert than for
Mahler (shown by the light-blue area in Fig. 1).
If there is no exploration, one would always
choose Schubert, consistent with the utility
maximization posited by standard economic
theories. According to the ε-greedy rule,
Mahler will be chosen occasionally (with
probability ε). According to the softmax rule,
the probability that less-preferred Mahler will
be chosen depends on the difference in the
value functions of these two composers, and
increases as Mahler’s value function becomes
more similar to Schubert’s.

The results of Daw and colleagues showed
that in their slot-machine game the softmax
rule accounted for the pattern of exploration
better than the ε-greedy rule. Yet another strat-
egy of exploration in decision-making is to
increase the probability of choosing a particu-
lar action according to the uncertainty of its
outcome. Daw et al. found that applying this
so-called ‘exploration bonus’ did not account
for the data any better than the simple softmax
rule. So it seems that the subjects did indeed
explore according to the softmax rule.

To understand how the brain decides to
explore, Daw et al. examined the activity in the
subjects’ brains during the slot-machine game
using functional magnetic resonance imaging.
Consistent with findings from previous stud-
ies, they found that several brain areas, such as
the orbitofrontal cortex, displayed changes in
activity that were related to the value functions
of the chosen action2. More notably, having
classified a subject’s choice in each trial as
exploitation or exploration, the authors looked
for brain areas that showed increased activity
associated with each choice. They did not find
any areas that became more active during
exploitation, but they did find that exploration
was accompanied by stronger activation in the
frontopolar cortex, a region considered impor-
tant for the control of cognitive functions4.

The findings of Daw et al. not only provide
a unique insight into how we make decisions,
but also raise many exciting questions for
future research. For example, the randomness
of the choice generated by the softmax rule can
be specified by a parameter analogous to the
temperature in the Boltzmann distribution. At
a high ‘temperature’, all actions are chosen
more or less randomly, whereas at a low ‘tem-
perature’ preferred actions are chosen deter-
ministically. Is it possible that the temperature
parameter in the softmax rule decreases, and
decision-makers explore less, as they get more
familiar with a particular task? If so, what are
the underlying neural mechanisms? Changes
in the parameters of learning models, such as
temperature, are known as meta-learning5,6,
and this process may be controlled by neuro-
modulators — chemicals such as noradrena-
line and acetylcholine that affect the efficacy of
other neurotransmitters7,8. But the precise
roles of these neuromodulators in reinforce-
ment learning and decision-making have 
still to be defined. As beautifully exemplified 

Figure 1 | The contribution of exploration to
making a decision. The probability (P) of
choosing a particular composer (for example,
Schubert rather than Mahler) can be determined
by the difference in the value functions between
the two composers (VSchubert�VMahler). According
to the ε-greedy rule (green line), the choice to
explore a less-favoured option is made randomly
with some probability (ε; here ε � 0.1). By
contrast, according to the softmax rule (red line),
the probability of exploration increases gradually
as the difference in the value functions
approaches zero. Daw et al.1 show that in their
slot-machine game, subjects seemed to explore
options according to the softmax rule.
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Best to go with what you know?
Daeyeol Lee

In a changing world, how do we decide our best option? How do we settle
between picking something familiar or trying out a new, possibly more
rewarding, choice? 
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Everyone is familiar with the common forms
of silicon dioxide (SiO2, silica), such as the
crystalline version known as quartz, the major
component of sand. When melted and cooled
rapidly, and usually mixed with metal oxides,
sand forms silica-based glasses that we use to
make many useful things, ranging from win-
dows to champagne bottles. A glassy dioxide
of germanium (GeO2, germania) is also
known, and is added to the kilometre-long 
silica glassy fibres used in optical telecommu-
nications, to control their refractive index.
Carbon belongs to the same family of elements
as silicon and germanium, but carbon dioxide
(CO2, carbonia) glass has remained a theoret-
ical possibility. On page 857 of this issue, 
however, Santoro and colleagues1 show that
carbonia glass can be made when a high-
density form of solid CO2 is melted and cooled
under high-pressure conditions.

Carbon, silicon and germanium are the first
three members of group IV of the periodic
table, which also includes the heavier elements
tin and lead. These last two elements form both
monoxides and dioxides, which have been used
as pigments since ancient times2. In contrast,
only the dioxides of silicon and germanium
occur as stable solids. Once we reach carbon,
the lightest member of the series, we find that
both carbon monoxide and carbon dioxide are
stable molecules, but these exist as gases at
ambient temperature and pressure. As we rise
up a group of the periodic table, such anom-
alous jumps in the properties of compounds
formed from the elements of that group often
occur. Smooth changes in chemical and physi-
cal properties are generally observed among the
heavier members of the group, but the lightest
element behaves quite differently.

Carbon dioxide is a linear molecule with
strong carbon–oxygen double bonds. Freezing
or high-pressure treatment condenses this 
gas into solid forms, in which the molecules
remain intact, even under extreme pressuriza-

tion to 80 GPa at ambient temperature3.
Recently, however, experiments showed that
under simultaneous high-pressure and high-
temperature conditions, CO2 molecules
undergo bond-breaking and re-formation reac-
tions, producing a three-dimensional network
of polymerized tetrahedral CO4 units. This net-
work is analogous to the crystalline silica struc-
tures found in minerals such as cristobalite,
tridymite or quartz4,5, although it reverts to
solids containing CO2 molecules at pressures
below 1 GPa. Other nitrogen- and oxygen-con-
taining molecules also undergo solid-state
chemistry at high pressure6. These results have
generated great excitement among chemists. 

The newly prepared materials might have
useful properties for technological applications.
Studies on the polymeric, silica-like form of
CO2 suggest that it is ‘super-hard’ and that it is
an optically nonlinear material — for example,
it causes doubling of the frequency of light from
a laser4,5. The discovery also has implications for
geochemistry, because the conditions found in
Earth’s mantle could induce the formation of
these newly discovered forms of carbon oxides.
Incorporation of CO2 into solid-state com-
pounds formed under high temperature and
pressure may even lead to methods for disposal
of this environmentally problematic gas. 

So, a crystalline silica-like form of CO2 has
been made, but how about a glassy version?
Enter Santoro and colleagues1, who have pre-
pared a dense, polymeric amorphous form of
this compound that is analogous to silica- and
germania-based glasses. They did this by com-
pressing molecular solid CO2 to pressures of
40–65 GPa with heating, then cooling it to
ambient temperature. Their result is at least as
exciting as the discovery of the polymeric crys-
talline carbon dioxide solid, and the chemistry
of carbonia-based glasses is now open for
exploration.

So far, glassy carbonia is like its crystalline
equivalent in that it is not yet recoverable to

ambient conditions, preventing further study
of its physical properties. During decompres-
sion from the conditions under which it is
formed, the glass transforms back to an amor-
phous version of molecular solid CO2. Devel-
oping carbonia glasses that can be recovered to
ambient conditions will be one of the first
challenges for future research.

These results1 have implications for liquid-
state physics, and inform us about the condi-
tions under which CO2 undergoes various
phase transitions, including melting7. There
has been much discussion of the newly recog-
nized phenomenon of polyamorphism — the
ability of a material to exist in several different
amorphous forms — and of phase transitions
between distinct liquid states of a single sub-
stance. These are driven by density or entropy
changes between glassy or liquid forms at con-
stant chemical composition8. It has been sug-
gested that such transitions occur for many
liquids and glasses, including water, silica and
germania. The observation by Santoro et al.1

that, upon decompression, glassy carbonia
transforms from a dense amorphous solid
containing networks of single bonds, to an
amorphous solid containing molecular CO2,
represents a dramatic example of polyamor-
phic behaviour, analogous to that observed for
amorphous silicon or liquid phosphorus9,10. It
follows that anomalies are to be expected in
the melting behaviour of crystalline CO2
solids, or that a phase transition may occur in
the liquid state at high pressure, between the
molecular and the polymeric forms.

The discovery of mineral-like polymeric
and ionic solids that form at high pressure,
based on the light elements carbon, oxygen
and nitrogen, opens up a new area in solid-
state chemistry. Carbonia-based minerals and
glasses could give rise to useful technological
materials, if we can recover them to ambient
conditions. These findings will also help set
the rules for understanding structure, bonding
and thermodynamic properties as we move
our experiments into the high-pressure, high-
temperature conditions mimicking those deep
inside planetary interiors. ■
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A glass of carbon dioxide
Paul F. McMillan

Carbon is unusual in its family of elements because it has gaseous oxides.
But under high pressure, carbon dioxide forms crystalline solids and can
become a glass — so revealing the chemical family resemblance.

by Daw et al.1, exploring these questions 
will require interdisciplinary approaches, in
which the computational theories inspire 
and guide behavioural and neurobiological 
experiments. ■

Daeyeol Lee is in the Department of Brain and
Cognitive Sciences, University of Rochester,
Rochester, New York 14627, USA.
e-mail: dlee@cvs.rochester.edu

1. Daw, N. D. et al. Nature 441, 876–879 (2006).
2. Lee, D. Curr. Opin. Neurobiol. 16, 191–198 (2006).
3. Sutton, R. S. & Barto, A. G. Reinforcement Learning: An

Introduction (MIT Press, Cambridge, MA, 1998).
4. Ramnani, N. & Owen, A. M. Nature Rev. Neurosci. 5,

184–194 (2004). 
5. Schweighofer, N. & Doya, K. Neural Netw. 16, 5–9 (2003). 
6. Soltani, A., Lee, D. & Wang, X.-J. Neural Netw. (in the press). 
7. Doya, K. Neural Netw. 15, 495–506 (2002). 
8. Aston-Jones, G. & Cohen, J. D. Annu. Rev. Neurosci. 28,

403–450 (2005).

15.6 News & Views MH NEW  12/6/06  11:16 AM  Page 823

Nature  Publishing Group ©2006



<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (None)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.3
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /SyntheticBoldness 1.00
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize false
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage false
  /PreserveEPSInfo true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Remove
  /UsePrologue false
  /ColorSettingsFile (None)
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 450
  /ColorImageDepth -1
  /ColorImageDownsampleThreshold 1.00000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 450
  /GrayImageDepth -1
  /GrayImageDownsampleThreshold 1.00000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 2400
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.00000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /PDFX1aCheck true
  /PDFX3Check false
  /PDFXCompliantPDFOnly true
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox false
  /PDFXBleedBoxToTrimBoxOffset [
    0.30000
    0.30000
    0.30000
    0.30000
  ]
  /PDFXOutputIntentProfile (OFCOM_PO_P1_F60)
  /PDFXOutputCondition (OFCOM_PO_P1_F60)
  /PDFXRegistryName (http://www.color.org)
  /PDFXTrapped /False

  /Description <<
    /JPN <FEFF3053306e8a2d5b9a306f300130d330b830cd30b9658766f8306e8868793a304a3088307353705237306b90693057305f00200050004400460020658766f830924f5c62103059308b3068304d306b4f7f75283057307e305930023053306e8a2d5b9a30674f5c62103057305f00200050004400460020658766f8306f0020004100630072006f0062006100740020304a30883073002000520065006100640065007200200035002e003000204ee5964d30678868793a3067304d307e30593002>
    /DEU <>
    /FRA <>
    /PTB <>
    /DAN <>
    /NLD <>
    /ESP <>
    /SUO <>
    /ITA <>
    /NOR <>
    /SVE <>
    /ENU <FEFF004e005000470020005000520049004e005400200050004400460020004a006f00620020004f007000740069006f006e0073002e002000320032006e0064002000530065007000740065006d00620065007200200032003000300034002e002000500044004600200031002e003300200043006f006d007000610074006900620069006c006900740079002e>
  >>
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [665.858 854.929]
>> setpagedevice




